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The predictability and robustness of engineered bacteria
depend on the many interactions between synthetic constructs
and their host cells. Expression from synthetic constructs is an
unnatural load for the host that typically reduces growth,
triggers stresses and leads to decrease in performance or
failure of engineered cells. Work in systems and synthetic
biology has now begun to address this through new tools,
methods and strategies that characterise and exploit host-
construct interactions in bacteria. Focusing on work in E. coli,
we review here a selection of the recent developments in this
area, highlighting the emerging issues and describing the new
solutions that are now making the synthetic biology community
consider the cell just as much as they consider the construct.
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Introduction

Synthetic biology uses engineering principles to enable
the rational design of genetic constructs with predictable
behaviour. Many advances have been achieved towards
the design of novel genetic and metabolic pathways of
increasing complexity in the past decade [1,2,3°°]. In
recent years, research has also been devoted to design
considerations where predictability is a challenge, such as
situations where retroactivity, toxicity of protein products
and long-term instability of DNA constructs are crucial to
successful implementations [4]. While these construct-
centric issues are progressively being addressed, contex-
tual issues such as interactions between constructs and
the host cell are much less understood. As a result, the
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behaviour of synthetic gene constructs in living cells can
be hard to predict [5°°] and often a large number of
iterations are necessary to obtain a construct that can
function adequately in the context of a specific host [6-8].
In this review we discuss the most important research
advances in the characterisation of host—construct inter-
actions in bacterial cells for synthetic biology, paying
special attention to recent work that identifies insights
and rules to help future design of synthetic constructs.
Rather than discuss the specific interactions that various
enzymes and pathways have on host cell metabolism, we
focus here on interactions that are general for all synthetic
constructs, such as their use of host resources for mainte-
nance and expression.

Impact of synthetic constructs on host cell
physiology

Cells possess a finite pool of resources needed for biolog-
ical processes such as replication, transcription, transla-
tion and enzymatic reactions. Depending on the
environment and growth conditions, cells must allocate
their resources to different tasks in order to maximise
their fitness [9,10]. Engineered overexpression of native
genes and the introduction of any heterologous DNA
constructs both represent a challenge for cells that alter
the fine equilibrium of their resource allocation [11,12].
"T'his unnatural extra /Joad typically leads to slower growth
and lower protein yields [13], a phenomenon known as
burden (Figure 1a). While heterologous expression can
cause depletion of any of the gene expression and meta-
bolic resources of the cell, in fast dividing organisms the
use of translational and transcriptional resources (e.g.
ribosomes and RNA polymerases, respectively) appears
to be a major cause of burden. Scott ¢f /. described the
regulation of ribosome concentration as the key process
that optimises the allocation of amino acids between the
different functions of the cell, allowing optimal growth in
different environments [14]. Gyorgy ef a/. analysed the
competition for shared resources when multiple con-
structs are present in the cell and showed that together
with ribosomes, RNA polymerases are also a limiting
resource that can contribute to burden [15°]. Thus, any
unnatural protein expression is an extra load that can
decrease host cell fitness. One way to address this prob-
lem is through careful choice of expression determinants
within a genetic construct, such as the promoter and
ribosome binding site parts. These can have a significant
impact on the output of the system but also on the use of
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The impact of synthetic constructs on the host cell. (a) Competition for shared resources in the cell. Both the resources involved in transcription
(RNAP = RNA polymerase) and in translation (ribosomes shown as grey circles) are shared between cellular processes needed for efficient cell

growth and the production of proteins from synthetic constructs such as

circuit-encoding plasmids. (b) Overload of the protein degradation

machinery. The degradation machinery (yellow) degrades a wide range of proteins in the cell with different efficiencies. For example, o° (blue) is
typically quickly degraded in rich conditions. However when a heterologous protein (light green) is produced in large amounts available proteases
become limited leading to a reduction in ¢ degradation, raising its levels above the threshold to activate expression of stress-response genes

[17]. (c) Cell size increase due to cellular overload. When a large amount

of heterologous proteins are produced the size of the cell increases to

keep intracellular density constant. A change in total DNA, RNA and protein per cell is also observed [18].

host resources. Consequently, designs with a lower load
typically impart less burden, and often these are simply
those with lower heterologous expression [16].

T'he limited number of enzymes available in cells can also
cause crosstalk between co-existing devices inside the
cells leading to unpredictable behaviours [17]. In some
conditions (e.g. starvation or production of heterologous

proteins) the protein degradation machinery is a limited
resource and thus becomes a source of competition be-
tween proteins that need to be degraded. Cookson ez a/.
showed that two apparently independent synthetic gene
constructs with no interacting parts can be ‘coupled’ and
exhibit synchronized production due to overloading of
the ClpX degradation machinery causing an enzymatic
‘queuing’ effect [17]. The saturation of the ClpX protease
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prevents turnover of highly-degraded proteins and thus
modifies the relative concentration between proteins in
the cell (Figure 1b). This saturation also increases the
concentration of the stress sigma factor ¢ which is
usually rapidly degraded in low stress conditions. ClpX
saturation increases o> levels and so promotes activation
of the stress response (Figure 1b).

An additional parameter tightly controlled in the cell that
is altered by heterologous protein production is intracel-
lular density. A strong correlation has been observed for
bacteria between cell mass and cell volume [18,19]. This
implies that an increase in protein production is compen-
sated for by an increase in cell size to keep a near constant
intracellular density (Figure 1¢). The increase in cell size
in turns coincides with a change in the macromolecule
proportions in the cell, causing a decrease in DNA and
RNA concentrations [18].

Figure 2
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Impact of host cell physiology on synthetic
constructs

Just as synthetic constructs can reduce host fitness, the
host cell can in turn reduce the expected performance of a
construct. Fast growing bacteria are under strong selec-
tive pressure and so those transformed with synthetic
plasmids are typically at a fitness disadvantage. Under this
evolutionary pressure, bacteria typically escape the bur-
den of nonessential expression by loss-of-function muta-
tions [20°], which subsequently allow mutant cells with
faster replication times to overtake the growth of the
original population (Figure 2a). Increasingly, those in-
volved in the design and modelling of synthetic con-
structs are paying attention to the fact that burden alters
cell physiology, often leading to undesired phenotypes.
In their recent work to produce stripe-forming networks
in E. coli, Schaerli ez a/. showed that high expression levels
in a subset of initial networks caused burden and yielded
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Host cell complexity affects genetic construct behaviour. (a) Escape mutant profiling. The constructs developed by Sleight et al. [20°] are
composed of the fluorescent proteins genes YFP, RFP and CFP under the control of externally-inducible promoters regulated by the /JuxR and
araC genes and by genomic /acl. Expression of all three occurs when E. coli are grown in media supplemented with IPTG, arabinose and AHL.
Tracking fluorescence expression over 200 generations of culturing allows loss-of-function mutations from different construct designs to be
observed. (b) Growth-dependent molecular changes. Cell composition is growth-rate dependent and the amount of RNA and ribosomes per cell
increases with increasing growth rate. This change results in a growth-rate dependence on gene expression [44]. (c) Effect of the cellular
environment on part behaviour. The expression of GFP from an AND gate circuit construct shows significant differences in performance when
measured in two different strains (DH10B and DS68637) and two different media (LB and M9). A NOR gate circuit construct also tested in DH10B

in the two media did not show any variation [23°].
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phenotypes that appeared promising, but were later de-
termined to be failures behaving in unexpected ways due
to slow growth [21].

The different conditions of typical bacterial growth also
impact construct expression because the macromolecular
composition of the cell, such as its transcript and protein
numbers, change over media quality [19]. Klumpp ez /.
investigated this growth-rate dependence and how it
affects gene expression [22]. They showed that transcrip-
tion rate and ribosomal content both increase as growth
rate increases, and that this also affects heterologous gene
expression rates in cells (Figure 2b). Variation in the host
genome also further impacts on the desired output of a
system. Cardinale e @/. investigated how host variation
impacts a synthetic construct by analysing the behaviour
of a simple network of three fluorescent reporters in a
panel of different E. co/i strains. In these different genetic
backgrounds, often with just a single native gene re-
moved, host metabolism and growth characteristics chan-
ged significantly leading to altered construct performance
[5°°]. Moser ¢z al. also showed that a single construct (e.g.
AND logic gate) behaved differently when transformed
into alternative E. co/; strains, and further considered the
effect of different growth media on different constructs
(e.g. AND and NOR gates). While the NOR gate exhib-
ited no variation when cells were grown in rich and
minimal media, the AND gate displayed no activity in
minimal media but was active in rich media in strain
DH10B (Figure 2¢) and gave unexpected outcomes when
grown at industrial scale [23°]. The unpredictable vari-
ability caused by simple changes to host or environment
highlights the need for more extensive characterisation of
synthetic construct performance in specific contexts.

Development of tools to measure, reduce and
predict host-construct interactions

As the synthetic biology community has become more
aware of the detrimental effects that synthetic constructs
may have on the host cell and vice versa, novel tools to
assess or reduce the impact of constructs on host physiol-
ogy have been developed [24-26]. These now provide
possible strategies to limit, ‘design-around’ or exploit
host—construct interactions when designing new synthet-
ic gene networks.

Firstly, to measure the burden caused by different genet-
ic parts when added to E. co/i, a method was recently
described where cells are equipped with a ‘capacity
monitor’ that reports how much gene expression capacity
is taken-up by a construct [27°°]. The monitor is a
synthetic cassette placed in the bacterial chromosome
that constitutively expresses a green fluorescent protein
(GFP). When constructs are added to the cell, their
burden can be calculated from subsequent changes in
green fluorescence. By having a way to measure burden

from different constructs, efficient designs that consume
fewer resources can then be chosen (Figure 3a).

Recent work has also shown that Cell-Free Systems
(CFS) can be useful as rapid, simplified prototyping
environments that mirror 7z vivo conditions. These are
often referred to as transcription-translation systems
(“TX-TL’) and typically consist of bacterial cell extracts
or purified gene expression machinery, mixed with buff-
er/fenergy mix optimised for gene expression. Synthetic
construct DNA is added to this 7z vitro and performance
data for construct expression can be quickly measured.
Due to their simplicity and versatility, CFS are starting to
be used to test and characterise out-of-context behaviours
of synthetic systems to quickly identify unfavourable
designs not suited for iz vivo work [28,29]. CFS not only
allow in depth investigation of condition-dependent
behaviours by directly varying the concentrations of
DNA, amino acids, ATP or sugars, but also give data
not confounded by bacteria adapting to the added con-
struct, for example, by changing their growth rate, size or
by adapting via stress responses. As an example, Siegal-
Gaskins ez al. used CFS to analyse resource competition of
synthetic constructs and were able to delineate the rela-
tive contribution of transcription and translation to the
load of synthetic gene expression [30°] (Figure 3b).

Together with strategies to measure burden, tools have
also been developed to take into account and reduce
host—construct interactions. Using orthogonal protein
degradation machinery, for example, provides a solution
to the aforementioned coupling problem [31°°]. By
expressing in K. co/i an orthogonal Lon protease taken
from a different bacterium that recognises an alternative
peptide tag, Cameron e7 @/. demonstrated that they could
specifically degrade only proteins from their synthetic
constructs and thus avoid overloading the host protein
degradation machinery (Figure 3c). A further alternative
is to exploit regulatory system that the cell would nor-
mally use to adjust to burden. Bacteria have native
mechanisms to adapt to new stresses and to combat
the insertion of unwanted DNA (e.g. from phages). When
a synthetic construct imposes burden, these mechanisms
can trigger intracellular stress responses via activation or
repression of genes [32]. The molecules and regulators
involved are effectively intracellular sentinels of burden
and are useful indicators of the status of the cell. Pro-
moters that themselves respond to burden can be used to
trigger repression of expression from synthetic constructs,
thus creating a negative feedback loop to automatically
keep burden within tolerable limits [33]. This approach
can also be used to control the level of a toxic intermedi-
ate in a metabolic pathway, and so can help optimise
biosynthesis of the final product [34°°] (Figure 3d).

Finally, to overcome the burden imposed by plasmid-
based devices, techniques can be used to integrate DNA
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Figure 3
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Synthetic biology tools for the characterisation of host-construct interactions in vivo. (a) Experimental results in Ceroni et al. [27°°] showed that
GFP production from a chromosomically-encoded capacity monitor (green circle) acts as a proxy measure for resource availability in bacteria.
Different designs for synthetic devices have different resource consumption and the load of each construct can be measured using the capacity
monitor. (b) Cell-free system (CFS) is a simplified platform for protein expression using a mix of E. coli extracts, amino acids and an energy source
solution. It is used for rapid construct characterisation and can also be used to determine resource use [31°°]. (c) Orthogonal constructs and
parts. An orthogonal Lon protease (brown circles) has been used as an efficient tool to control the concentration of proteins expressed from
synthetic constructs in E. coli without overloading the host degradation machinery (yellow circle) [31°°]. (d) Stress-responsive devices.
Heterologous metabolic pathway expression can lead to the production of toxic metabolites (pink circles). Stress-responsive promoters have been
used as toxic metabolite detectors that automatically optimise the isoprenoid biosynthetic pathway to not overstress the host cell [34°°].

constructs into the host chromosome. Most established
methods exploit recombination for the integration of
DNA fragments [35], such as the RAGE (recombinase-
assisted genome engineering) method which can be used
for the integration of whole metabolic pathways into the
E. coli chromosome [36]. Recently, CRISPR/Cas9 tech-
nology has also proven to be a useful tool for DNA
integration in bacteria and offers both flexibility and a
rapid protocol [37].

With rapid characterisation methods and ever-increasing
options for using different DNA parts in constructs, the
final challenge for synthetic biology is to develop new
computational tools that capture the essential dynamics
necessary to predict host—construct interactions and en-
able them to be considered in designs. An elegant exam-
ple of this was recently shown by Nielsen er @/. who
developed a software package called Cello that automates

the design of Boolean logic networks in cells. One of the
features of Cello is that it analyses the design space for a
desired network and automatically identifies (and rejects)
unfavourable designs more likely to cause burden when
implemented in E. co/i. By incorporating considerations of
burden and other likely causes of network failure, Ce//o
was able to design networks that behaved as desired 90%
of the time when implemented iz vivo [3].

Mathematical modelling has so far been used to capture
variability caused by intracellular composition [38] and
to understand how bacterial gene expression, resources
and growth are all linked together [39°]. This work is
now leading to the development of new models able to
more comprehensively capture global physiological
changes and parameters [22], different metabolic
needs [40] and the impact of foreign DNA constructs
on the gene expression machinery [41]. For example,

www.sciencedirect.com

Current Opinion in Microbiology 2016, 33:123-130



128 Microbial systems biology

Figure 4
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In silico predictions of host-construct interactions. Mathematical model
different constructs. WeiBe et al. [42] developed a simplified whole-cell

ling can be used to simulate cellular processes and how they interact with
model which described a cell producing just four type of proteins:

metabolic enzymes (green), housekeeping proteins (orange), transporters (blue) and ribosomes (grey) and performing only four processes:

substrate uptake, metabolism, transcription and translation. This model

could predict the production of the four protein types in different growth

conditions and successfully predicts the known burden of several different synthetic constructs.

by considering that cells must balance a finite pool of
proteins, ribosomes and energy to undergo different
parallel tasks, Weille ¢ a/. developed a mathematical
model that predicts how the host is impacted by dif-
ferent synthetic constructs [42] (Figure 4). This model
is effectively a coarse-grained whole-cell model, con-
sidering just the fundamental processes of the cell
when a construct is present. In principle, more ad-
vanced and detailed whole cell models encapsulating
and simulating all the processes within a cell would
offer in silico prototyping for the analysis and predictive
design of synthetic constructs in specific hosts. The first
bacterial whole cell model working at this scale has
recently been described for Mycoplasma genitalium and
takes into account all gene functions known for this
bacteria and is supported by experimental data [43].

Such highly-detailed models are desirable but are very
complex and remain difficult to implement, use or
modify.

Conclusions and future directions

The work described here shows that there has been
encouraging progress on many fronts in the past five years
in terms of considering how synthetic constructs interact
with their host cells and vice versa. The combination of
new design strategies, models, software and measurement
methods, along with new orthogonal and burden-respon-
sive genetic parts, means that a researcher building a new
construct for a desired task can now use a plethora of new
tools to improve the predictability and health of the final
living synthetic system. This is especially important for
bacterial synthetic biology, where many downstream
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applications require engineered cells to grow robustly in
large volumes and in changing environments without
failing due to stresses and subsequent mutations.

As we move forward, our ability to predict and exploit the
many interactions between host cells and synthetic con-
struct will improve further as our systems-level under-
standing of bacterial cells improves. Next-generation
whole-cell models with sufficient detail to capture global
effects like resource use, as well as specific issues like
protein function, will undoubtedly improve predictabili-
ty, engineering efficiency and complexity. In parallel,
more extensive characterisation of different constructs
in different cells and varied conditions should give a
deeper understanding of the host—construct interactions
and the limits of our current abilities to predict perfor-
mance. Synthetic biology has so far had an over-reliance
on using GFP and multiwell plates to grow and measure
everything, so new characterisation approaches and more
application-relevant growth conditions are a priority for
the future. And while some of the greatest achievements
in synthetic biology in recent years have been in produc-
ing the many new orthogonal parts that now allow more
complex constructs, perhaps the greatest achievements of
the next decade will come from engineering host cells to
provide a set of orthogonal resources for their synthetic
constructs, so that the host and construct can be made to
benefit one another.

Acknowledgements

This work was supported by awards EP/J021849/1, EP/M002306/1 and EP/
MO002187/1 from the UK Engineering and Physical Research Council
(EPSRCQ).

References and recommended reading
Papers of particular interest, published within the period of review,
have been highlighted as:

e of special interest
oo Of outstanding interest

1. Weber E, Engler C, Gruetzner R, Werner S, Marillonnet S: A
Modular cloning system for standardized assembly of
multigene constructs. PLoS One 2011, 6:38-43.

2. Slusarczyk AL, Lin A, Weiss R: Foundations for the design and
implementation of synthetic genetic circuits. Nat Rev Genet
2012, 13:406-420.

3. Nielsen AAK, Der BS, Shin J, Vaidyanathan P, Paralanov V,
ee Strychalski EA, Ross D, Densmore D, Voigt CA: Genetic circuit
design automation. Science 2016, 352 7341-7341.

The Cello software package that automates the design of constructs
encoding Boolean logic networks in E. coli is described. Cello analyses
design space for a desired network and uses existing part characterization
and accompanying cell growth data to identify unfavourable designs in
silico that are more likely to cause burden and instability when run in vivo.

4. Nielsen AA, Segall-Shapiro TH, Voigt CA: Advances in genetic
circuit design: novel biochemistries, deep part mining, and
precision gene expression. Curr Opin Chem Biol 2013, 17:
878-892.

5. Cardinale S, Joachimiak MP, Arkin AP: Effects of genetic

ee variation on the E. coli host-circuit interface. Cell Rep 2013,
4:231-237.

How host cell variation impacts a synthetic construct was assessed by

analysing the behaviour of a simple construct expressing three fluorescent

proteins in a large panel of different E. coli strains. In different genetic
backgrounds host metabolism and growth characteristics change signifi-
cantly leading to altered construct performance. This work underlines the
importance of choosing the appropriate host cell for construct function and
for characterization.

6. Bonnet J, Subsoontorn P, Endy D: Rewritable digital data
storage in live cells via engineered control of recombination
directionality. Proc Nat/ Acad Sci 2012, 109:8884-8889.

7. Temme K, Zhao D, Voigt Ca: Refactoring the nitrogen fixation
gene cluster from Klebsiella oxytoca. Proc Nat/ Acad Sci 2012,
109:7085-7090.

8. ShaoZ,Rao G, LiC, Abil Z, Luo Y, Zhao H: Refactoring the silent
spectinabilin gene cluster using a plug-and-play scaffold. ACS
Synth Biol 2013, 2:662-669.

9. Peebo K, Valgepea K, Maser A, Nahku R, Adamberg K, Vilu R:
Proteome reallocation in Escherichia coli with increasing
specific growth rate. Mo/ BioSyst 2015, 11:1184-1193.

10. Liebermeister W, Noor E, Flamholz A, Davidi D, Bernhardt J,
Milo R: Visual account of protein investment in cellular
functions. Proc Natl Acad Sci U S A 2014, 111:8488-8493.

11. Lynch M, Marinov GK: The bioenergetic costs of a gene. Proc
Natl Acad Sci 2015, 112:201514974.

12. Carbonell-Ballestero M, Garcia-Ramallo E, Montanez R,
Rodriguez-Caso C, Macia J: Dealing with the genetic load in
bacterial synthetic biology circuits: convergences with the
Ohm’s law. Nucleic Acids Res 2015, 44 gkv1280.

13. Shachrai |, Zaslaver A, Alon U, Dekel E: Cost of unneeded
proteins in E. coli is reduced after several generations in
exponential growth. Mol Cell 2010, 38:758-767.

14. Scott M, Mateescu EM, Zhang Z, Hwa T: Interdependence of cell
growth and gene expression: origins and consequences.
Science 2010, 330:1099-1102.

15. Gyorgy A, Jiménez JI, Yazbek J, Huang H-H, Chung H, Weiss R,
. Del Vecchio D: Isocost lines describe the cellular economy of
genetic circuits. Biophys. J 2015, 109:639-646.

The competition for gene expression resources between two con-
structs present in the same E. coli cells was experimentally and
mathematically analyzed. Both the host cell ribosomes and RNA
polymerases were revealed to be limited resources that determined
the performances of the synthetic constructs when running together in
a cell.

16. Gorochowski TE, van den Berg E, Kerkman R, Roubos Ja,
Bovenberg RaL: Using synthetic biological parts and
microbioreactors to explore the protein expression
characteristics of Escherichia coli. ACS Synth Biol 2014, 3:
129-139.

17. Cookson Na, Mather WH, Danino T, Mondragén-Palomino O,
Williams RJ, Tsimring LS, Hasty J: Queueing up for enzymatic
processing: correlated signaling through coupled
degradation. Mol Syst Biol 2011, 7:561.

18. Basan M, Zhu M, Dai X, Warren M, Sévin D, Wang Y, Hwa T:
Inflating bacterial cells by increased protein synthesis. Mo/
Syst Biol 2015, 11 836-836.

19. Dennis PP, Bremer H: Macromolecular composition during
steady-state growth of Escherichia coli B-r. J Bacteriol 1974,
119:270-281.

20. Sleight SC, Sauro HM: Visualization of evolutionary stability

. dynamics and competitive fitness of Escherichia coli
engineered with randomized multigene circuits. ACS Synth
Biol 2013, 2:519-528.

Fluorescent protein production from a diverse library of genetic

contructs expressing CFP, RFP and YFP was measured over 200 gen-

erations of growth in E. coli to examine what features lead to mutation

and thus genetic instability. Constructs with fewer genes, low expres-

sion levels and less repetitive DNA exhibited higher evolutionary

stability.

21. Schaerli Y, Munteanu A, Gili M, Cotterell J, Sharpe J, Isalan M: A
unified design space of synthetic stripe-forming networks. Nat
Commun 2014, 5:4905.

www.sciencedirect.com

Current Opinion in Microbiology 2016, 33:123-130


http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0225
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0225
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0225
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0230
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0230
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0230
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0235
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0235
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0235
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0240
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0240
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0240
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0240
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0245
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0245
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0245
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0250
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0250
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0250
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0255
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0255
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0255
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0260
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0260
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0260
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0265
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0265
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0265
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0270
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0270
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0270
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0275
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0275
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0280
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0280
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0280
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0280
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0285
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0285
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0285
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0290
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0290
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0290
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0295
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0295
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0295
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0300
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0300
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0300
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0300
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0300
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0305
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0305
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0305
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0305
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0310
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0310
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0310
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0315
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0315
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0315
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0320
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0320
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0320
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0320
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0325
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0325
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0325

130 Microbial systems biology

22. Klumpp S, Zhang Z, Hwa T: Growth rate-dependent global
effects on gene expression in bacteria. Cell 2009, 139:
1366-1375.

23. Moser F, Broers NJ, Hartmans S, Tamsir A, Kerkman R,

e Roubos Ja, Bovenberg R, Voigt Ca: Genetic circuit performance
under conditions relevant for industrial bioreactors. ACS Synth
Biol 2012, 1:555-564.

To assess engineered bacteria performance in industrial environments,

constructs encoding AND and NOR logic gate gene circuits were grown

and tested in different growth media and a variety of E. coli strains. The

NOR gate showed robust behavior across tests, but the AND gate varied

significantly in its performance, and failed to exhibit one of its key output

states when grown in an industrial bioreactor.

24. Segall-Shapiro TH, Meyer AJ, Ellington AD, Sontag ED, Voigt Ca: A
resource allocator for transcription based on a highly
fragmented T7 RNA polymerase. Mol Syst Biol 2014, 10:742.

25. Pasini M, Fernandez-Castané A, Jaramillo A, de Mas C, Caminal G,
Ferrer P: Using promoter libraries to reduce metabolic burden
due to plasmid-encoded proteins in recombinant Escherichia
coli. N Biotechnol 2016, 33:78-90.

26. Lou C, Stanton B, ChenY, Munsky B, Voigt CA: Ribozyme-based
insulator parts buffer synthetic circuits from genetic context.
Nat Biotechnol 2012, 30:1137-1142.

27. Ceroni F, Algar R, Stan G, Ellis T: Quantifying cellular capacity
ee identifies gene expression designs with reduced burden. Nat
Methods 2015, 12:415-418.

By expressing unregulated GFP production from the chromosome of
engineered E. coli and measuring dynamic changes in fluorescence
output when constructs were introduced and expressed, the capacity
of the host cell for gene expression could be calculated and simulated
with an accompanying model. This method revealed that constructs
could be optimized for more efficient use of host resources by lowering
their use of free ribosomes.

28. SunZZ, Yeung E, Hayes CA, Noireaux V, Murray RM: Linear DNA
for rapid prototyping of synthetic biological circuits in an
escherichia coli based TX-TL cell-free system. ACS Synth Biol
2014, 3:387-397.

29. Takahashi MK, Chappell J, Hayes CA, Sun ZZ, Kim J, Singhal V,
Spring KJ, Al-Khabouri S, Fall CP, Noireaux V et al.: Rapidly
characterizing the fast dynamics of RNA genetic circuitry with
cell-free transcription-translation (TX-TL) systems. ACS Synth
Biol 2015, 4:503-515.

30. Siegal-gaskins D, Tuza ZA, Kim J, Noireaux V, Murray RM: Gene
e circuit performance characterization and resource usage in a
cell-free breadboard. ACS Synth Biol 2014, 3:416-425.
An E. coli cell-free system was shown to be an effective a simplified
expression platform to characterize synthetic constructs and mathema-
tically investigate and quantify the effects of load and burden. As in vivo,
the cell-free system exhibits expression limitation due to finite polymer-
ase and ribosomes resources, with the latter showing the most impact.

31. Cameron DE, Collins JJ: Tunable protein degradation in

ee bacteria. Nat Biotechnol 2014, 32:1276-1281.

Lon protease from M. florum was expressed in E. coli and L. lactis to
specifically target and degrade only the proteins expressed with a
corresponding recognition tag. By removing the need to use E. coli’s
own native proteases to turn over heterologous proteins from synthetic
constructs, this orthogonal protease was shown to reduce the load on the
host.

32. Dirrschmid K, Reischer H, Schmidt-Heck W, Hrebicek T,
Guthke R, Rizzi A, Bayer K: Monitoring of transcriptome and

proteome profiles to investigate the cellular response of E. coli
towards recombinant protein expression under defined
chemostat conditions. J Biotechnol 2008, 135:34-44.

33. Dragosits M, Nicklas D, Tagkopoulos I: A synthetic biology
approach to self-regulatory recombinant protein production in
Escherichia coli. J Biol Eng 2012, 6:2.

34. Dahl RH, Zhang F, Alonso-Gutierrez J, Baidoo E, Batth TS,

ee Redding-Johanson AM, Petzold CJ, Mukhopadhyay A, Lee TS,
Adams PD et al.: Engineering dynamic pathway regulation
using stress-response promoters. Nat Biotechnol 2013,
31:1039-1046.

When a toxic molecule is produced in E. coli intracellular stress response

genes are often activated. Microarray experiments were used here to

identify promoters responding to the accumulation of the toxic inter-

mediate metabolite farnesyl pyrophosphate (FPP) in the isoprenoid bio-

synthetic pathway. The identified promoters were then used to control

production and conversion of FPP, helping to automatically optimise the

final product titre.

35. Datsenko K, Wanner BL: One-step inactivation of chromosomal
genes in Escherichia coli K-12 using PCR products. Proc Nat/
Acad Sci 2000, 97:6640-6645.

36. Santos CNS, Regitsky DD, Yoshikuni Y: Implementation of stable
and complex biological systems through recombinase-
assisted genome engineering. Nat Commun 2013, 4:2503.

37. Bassalo MC, Garst AD, Halweg-Edwards AL, Grau WC,
Domaille DW, Mutalik VK, Arkin AP, Gill RT: Rapid and efficient
one-step metabolic pathway integration in E. coli. ACS Synth
Biol 2016, 5:561-568.

38. Gerosa L, Kochanowski K, Heinemann M, Sauer U: Dissecting
specific and global transcriptional regulation of bacterial gene
expression. Mol Syst Biol 2013, 9:658.

39. Scott M, Klumpp S, Mateescu EM, Hwa T: Emergence of robust
e growth laws from optimal regulation of ribosome synthesis.
Mol Syst Biol 2014, 10:747.

A coarsed-grain mathematical model was developed to capture the
fundamental processes of an E. coli cell (transport, translation, transcrip-
tion, metabolism) and the proteins involved in these (ribosomes, trans-
porters, metabolic enzymes, among others). The model is able to recover
Monod’s law, the growth laws described by Scott et al. [36] and also
predicts host-construct interactions.

40. Karr JR, Sanghvi JC, MacKlin DN, Gutschow MV, Jacobs JM,
Bolival B, Assad-Garcia N, Glass JI, Covert MW: A whole-cell
computational model predicts phenotype from genotype. Cell
2012, 150:389-401.

41. Carrera J, Rodrigo G, Singh V, Kirov B, Jaramillo A: Empirical
model and in vivo characterization of the bacterial response to
synthetic gene expression show that ribosome allocation
limits growth rate. Biotechnol J 2011, 6:773-783.

42. WeiBe AY, Oyarzin DA, Danos V, Swain PS: Mechanistic links
between cellular trade-offs, gene expression, and growth.
Proc Natl Acad Sci U S A 2015, 112:E1038-E1047.

43. Karr JR, Sanghvi JC, Macklin DN, Gutschow MV, Jacobs JM,
Bolival B, Assad-Garcia N, Glass JI, Covert MW: A whole-cell
computational model predicts phenotype from genotype. Cell
2012, 150:389-401.

44. Klumpp S, Zhang Z, Hwa T: Growth-rate dependent global
effects on gene expression in bacteria. Cell 2009, 139:
1366-1375.

Current Opinion in Microbiology 2016, 33:123-130

www.sciencedirect.com


http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0330
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0330
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0330
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0335
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0335
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0335
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0335
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0340
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0340
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0340
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0345
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0345
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0345
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0345
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0350
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0350
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0350
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0355
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0355
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0355
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0360
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0360
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0360
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0360
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0365
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0365
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0365
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0365
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0365
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0370
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0370
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0370
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0375
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0375
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0380
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0380
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0380
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0380
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0380
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0385
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0385
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0385
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0390
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0390
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0390
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0390
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0390
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0395
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0395
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0395
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0400
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0400
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0400
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0405
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0405
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0405
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0405
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0410
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0410
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0410
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0415
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0415
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0415
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0420
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0420
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0420
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0420
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0425
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0425
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0425
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0425
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0430
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0430
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0430
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0435
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0435
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0435
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0435
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0440
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0440
http://refhub.elsevier.com/S1369-5274(16)30097-2/sbref0440

	Overloaded and stressed: whole-cell considerations for bacterial synthetic biology
	Introduction
	Impact of synthetic constructs on host cell physiology
	Impact of host cell physiology on synthetic constructs
	Development of tools to measure, reduce and predict host–construct interactions
	Conclusions and future directions
	References and recommended reading
	Acknowledgements


